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Abstract

Background: Studying the evolution of the function of duplicated genes usually implies an
estimation of the extent of functional conservation/divergence between duplicates from
comparison of actual sequences. This only reveals the possible molecular function of genes without
taking into account their cellular function(s). We took into consideration this latter dimension of
gene function to approach the functional evolution of duplicated genes by analyzing the protein-
protein interaction network in which their products are involved. For this, we derived a functional
classification of the proteins using PRODISTIN, a bioinformatics method allowing comparison of
protein function. Our work focused on the duplicated yeast genes, remnants of an ancient whole-
genome duplication.

Results: Starting from 4,143 interactions, we analyzed 41 duplicated protein pairs with the
PRODISTIN method. We showed that duplicated pairs behaved differently in the classification with
respect to their interactors. The different observed behaviors allowed us to propose a functional
scale of conservation/divergence for the duplicated genes, based on interaction data. By comparing
our results to the functional information carried by GO annotations and sequence comparisons,
we showed that the interaction network analysis reveals functional subtleties, which are not
discernible by other means. Finally, we interpreted our results in terms of evolutionary scenarios.

Conclusions: Our analysis might provide a new way to analyse the functional evolution of
duplicated genes and constitutes the first attempt of protein function evolutionary comparisons
based on protein-protein interactions.

Background
Complete genome analysis showed the tremendous extent to
which gene and genome duplication events have shaped
genomes over time. Remarkably, 30% of the Saccharomyces
cerevisae genome, 40% that of Drosophila melanogaster,
50% that of Caenorhabditis elegans, and 38% of the human
genome are composed of duplicated genes [1,2]. According to

Ohno's theory [3], such duplication events should have pro-
vided genetic raw material, a source of evolutionary novelties,
that could have led to the emergence of new genes and func-
tions through mutations followed by natural selection. But
despite the recent increase in genomic knowledge, the
patterns by which gene duplications might give rise to new
gene functions over the course of evolution remain poorly
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understood. This is mainly explained by the fact that there are
very few ways of experimentally investigating the evolution of
function of duplicated genes. Studying the function of dupli-
cated genes usually means estimating the extent of the con-
servation/divergence between duplicates from comparison of
actual sequences. For this purpose, the sequence divergence,
the divergence time and the selective constraints on gene
pairs are usually calculated (as in [4]). Given that these calcu-
lations are only valid on a relatively short timescale [4,5], they
exclude de facto the study of ancient duplication events (such
as the complete duplication of the yeast genome [6-8]), even
though remnants of such events are still present in the
genomes [9]. Enlarging the timescale on which we are able to
work is thus a desirable goal, which may be reached by using
other means to evaluate the functional conservation/diver-
gence between duplicates.

In addition, sequence analysis generally only reveal the possi-
ble molecular (biochemical) function(s) of proteins and even
this only applies when domains of known function are identi-
fied in the sequences. As discussed previously [10], the func-
tion of a gene or protein can be defined at several integrated
levels of complexity (molecular, cellular, tissue, organismal)
As far as genome evolution is concerned, consideration of the
functional evolution of genes and proteins not only at the
basal molecular level, but also at upper, more integrated, lev-
els is particularly important. In this respect, it is essential to
consider the cellular function of genes/proteins - that is, the
biological processes they are involved in. One can easily imag-
ine, for instance, that the evolution of a duplicated pair of pro-
tein kinases, having the same molecular function, could
potentially result in the emergence of a new signaling path-
way involved in a different cellular function. Being able to
study the evolutionary fate of duplicated genes at the level of
cellular function using bioinformatics methods, something
that was quite difficult until now, may thus provide new
insights into the field. To do so, one needs to be able to easily
compare the functions of many proteins at once and to esti-
mate their functional similarities at the cellular level.

Function comparison was one of our aims while developing
PRODISTIN, a computational method that we recently pro-
posed [11]. This method permits the functional classification
of proteins solely on the basis of protein-protein interaction
data, independently of sequence data. It clusters proteins
with respect to their common interactors and defines classes
of proteins found to be involved in the same cellular
functions.

In the work presented here, we addressed the question of the
cellular functional fate of duplicated genes in the yeast S. cer-
evisiae, focusing on the 899 duplicated genes which represent
remnants of an ancient whole-genome duplication (WGD) [6-
8]. This event took place 100-150 million years ago in the Sac-
charomyces lineage, after the divergence from Kluyveromy-
ces waltii, and was probably followed by a gene-loss event

leading to the current S. cerevisiae genome [8]. Overall, these
duplicated genes form 460 pairs of paralogs, accounting for
16% of the current genome [6].

After applying the PRODISTIN method to the yeast interac-
tome, we established and analyzed the functional classifica-
tion of the duplicated yeast genes originating from the WGD.
This analysis allowed us to compare the cellular function(s) of
41 paralog pairs for which enough interaction data was avail-
able. Three different behaviors of the pairs of paralogs in
respect of the PRODISTIN classification were identified from
this analysis, allowing us to establish a scale of functional
divergence for the duplicated genes based on the protein-pro-
tein network analysis. This work validates the use of interac-
tion data and the analysis of interaction networks as a new
means of investigating evolutionary processes at the level of
the cellular function.

Results
GO annotations do not functionally distinguish 
between duplicated pairs from the ancient genome 
duplication
To obtain a first estimation of the functional conservation/
divergence of the yeast duplicated genes, we analyzed availa-
ble textual information relative to the actual functions of the
460 pairs of paralogs from the WGD. For this purpose, we
used the Gene Ontology (GO) annotations. The Gene Ontol-
ogy consortium [12] develops structured controlled vocabu-
laries describing three aspects of gene function: 'Molecular
Function' describes the biochemical function of proteins
(their molecular activity); 'Biological Process' describes their
cellular function (the "broad biological goals that are accom-
plished by ordered assemblies of molecular functions"); and
'Cellular Component' describes their subcellular localization.
These structured vocabularies, or ontologies, are not organ-
ized as hierarchies but as directed acyclic graphs (DAGs), in
which child terms (the more specialized terms) can have sev-
eral parent terms (less specialized terms). These functional
annotations thus provide a means of comparing gene func-
tions as long as one is able to take into account the structure
of the ontology in the comparison process. We performed a
pairwise comparison of the functions of the 460 pairs of
duplicates by processing their functional GO annotations
with GOproxy [13]. This tool calculates a functional distance
between genes based on the shared and specific GO annota-
tions. The calculation is made separately for the three ontolo-
gies, and for each gene the complete hierarchy of GO terms,
from the root term to the leaf term of the DAG, is considered
in the comparison process without differentiating the two
parent-child relationships existing in GO (the 'is-a' and the
'has-a' relations) (for details see Materials and methods). Two
genes that do not share any GO terms would have a maximum
distance value (equal to 1), whereas two genes sharing exactly
the same set of GO terms would have a minimum distance
value (equal to 0).
Genome Biology 2004, 5:R76
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The distributions of the calculated distance values are showed
in Figure 1. First, as expected, paralog pairs are globally closer
in term of functional distance based on the annotations (Fig-
ure 1a) than pairs of proteins chosen randomly from the pro-
teome (Figure 1a, inset). Indeed, the distribution of the
distances peaks at the minimum distance value for the para-
logs while it peaks at the maximum distance value for the ran-
domly selected pairs.

Second, the vast majority of the duplicated pairs do not differ
significantly when Molecular Function terms are compared:
74.5% of the pairs have a zero distance based on annotations
(Figure 1a, purple bars). This could be explained by the fact
that on one hand, a tight relationship exists between protein
sequence similarity and molecular function(s) similarity, and
on the other the majority of the paralogs share a percentage
sequence identity above the 'twilight zone' (20-35%) [14],

Distribution of functional distances between duplicated pairs based on Gene Ontology annotationsFigure 1
Distribution of functional distances between duplicated pairs based on Gene Ontology annotations. The annnotations are for 'Biological Process' (blue), 
'Molecular Function' (purple) and 'Cellular Component' (light yellow). Distributions of distances (ranging from 0 to 1) based on annotations for (a) the 460 
duplicated pairs, (a, inset) randomly selected pairs and (b) the 41 duplicated pairs present in the PRODISTIN tree.
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usually considered as a threshold for molecular function
similarity.

Given that paralogs with the same molecular function may
potentially be involved in different cellular functions, we also
considered the Biological Process annotations of gene prod-
ucts. Interestingly, the majority of the paralogs also display a
zero distance value, suggesting that a majority of duplicated
genes from the ancient duplication do not significantly differ
when considering the cellular function annotations. How-
ever, although the distribution of the distances between the
duplicates for the Biological Process annotations displays the
same overall shape, only 56.5% of the pairs show a zero value
(Figure 1a, blue bars) as compared to 74.5% for the Molecular
Function annotations. The fact that, on average, the molecu-
lar functions of duplicated pairs are more conserved than
their corresponding cellular functions may reflect the fact
that changes in function that occurred during evolution are
more measurable and discernible at the cellular level than at
the molecular level at the present time. This is corroborated
by the fact that paralog pairs are found to be globally closer
according to the Molecular Function annotation compared to
the Biological Process annotation when the expectation val-
ues are calculated for each distribution, whereas the converse
is encountered for randomly selected pairs (see Additional
data file 1). Similarly, changes in subcellular localization (Cel-
lular Component annotations, Figure 1a, yellow bars) also
appear to be more apparent than changes in Molecular Func-
tion (see Additional data file 1).

PRODISTIN interaction network analysis: three 
classification behaviors
Immediately after a genome-duplication event, the two dupli-
cated proteins will have the same interactors. As time goes by
and mutations occur, these proteins may gain or lose interac-
tors; that is, the number of interactors for each protein of the
pair may change as well as their identity. Taking account of
the fact that protein action is seldom isolated but rather is
exerted in concert with other proteins, studying duplicates
according to the interactors they still share and the ones they
have lost or acquired since the duplication event may give a
hint about how their cellular functions have evolved.

We thus applied the PRODISTIN method [11] to 4,143
selected binary protein-protein interactions involving 2,643
yeast proteins. Briefly, the PRODISTIN method consists of
three different steps: first, a functional distance is calculated
between all possible pairs of proteins in the interaction

network with regard to the number of interactors they share
(proteins must have at least three interactors to be considered
further); second, all distance values are clustered, leading to
a classification tree; third, the tree is visualized and subdi-
vided into formal classes. A PRODISTIN class is defined as
the largest possible sub-tree composed of at least three pro-
teins sharing the same functional annotation and represent-
ing at least 50% of the individual class members for which a
functional annotation is available. Classes of proteins are
then analyzed for their biological relevance and tested for
their statistical robustness (see Materials and methods and
[11] for a detailed explanation). The relevance of the method
has been assessed biologically and statistically in a previous
study (its first application to a smaller interaction dataset led
to the prediction of the cellular function of 42 uncharacter-
ized yeast proteins with a success rate of 67% [11]). In the
present work, 890 proteins were classified (Figure 2). Among
them, 154 correspond to products of duplicated genes from
the ancient duplication and 82/154 form 41 pairs of paralogs.
These 41 pairs thus correspond to the only pairs from the
ancient duplication for which more than three interaction
partners per protein are presently known. Then, following the
PRODISTIN procedure, the clustering of the proteins was
analyzed, defining classes of proteins involved in the same
cellular function(s) according to the GO Biological Process
ontology (for details, see Materials and methods). In total,
123 classes corresponding to 53 different cellular functions
were identified in the tree (see Additional data file 2) and
evaluated statistically (data not shown), allowing the classifi-
cation of 38/41 pairs of duplicated genes (Table 1).

We then investigated the details of the distribution of the
duplicates in the tree by analyzing the PRODISTIN classes.
Interestingly enough, three different situations were encoun-
tered (Figure 2, Table 1). First, for 26 pairs both gene prod-
ucts were found in the same class. This means that their list of
interactors is very similar and that these proteins should thus
be involved in the same biological process. This is illustrated
by Tif4631 and Tif4632 (Figure 2), which are subunits of the
translation initiation complex that binds the cap on the 5' end
of mRNAs [15]. In our analysis they both belong to a class
devoted to 'Protein biosynthesis'. Interestingly, they are clus-
tered with other actors of the initiation of translation (Cdc33,
Pab1), as well as with proteins involved in cell-wall biogenesis
(Kre6, Pkc1, Stt3), thus reinforcing the recent proposal of the
existence of a functional link between these two biological
processes [16].

PRODISTIN classification tree for 890 yeast proteinsFigure 2 (see following page)
PRODISTIN classification tree for 890 yeast proteins. PRODISTIN classes have been colored according to their corresponding Biological Process 
annotations. Protein names have been omitted for clarity. The tree contains 41 out of 460 duplicated pairs, the remnant of the ancient whole-genome 
duplication. Examples of PRODISTIN classes illustrating the three different behaviors of duplicated pairs have been extracted and enlarged from the tree. 
Their original position in the tree is shown by dashed lines.
Genome Biology 2004, 5:R76
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Figure 2 (see legend on previous page)
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Table 1

Details of the behaviors of the 41 duplicated pairs present in the PRODISTIN classification tree

Behavior 
class

Gene 1 Gene 2 Localization in 
same PRODSTIN 

class

Same 
cellular 
function

Annotation of the PRODISTIN classes by cellular function

I ARF1 ARF2 + + Vesicle-mediated transport, secretory pathway, intracellular transport (50)

ASM4 NUP53 + + Nuclear organization and biogenesis (22), nucleobase nucleoside 
nucleotide and nucleic acid transport, protein targeting, RNA localization 
(32), nucleobase nucleoside nucleotide and nucleic acid metabolism, 
intracellular transport (48)

BMH2 BMH1 + + Energy derivation by oxidation of organic compounds, polysaccharide 
metabolism, carbohydrate metabolism (6)

BOI1 BOI2 + + Nuclear organization and biogenesis (22), nucleobase nucleoside 
nucleotide and nucleic acid transport, protein targeting, RNA localization 
(32), nucleobase nucleoside nucleotide and nucleic acid metabolism, 
intracellular transport (48)

ECI1 DCI1 + + Cytoplasm organization and biogenesis, protein targeting (7)

GIC2 GIC1 + + Bud growth (6), intracellular signaling cascade (26), signal transduction 
(58), cytoplasm organization and biogenesis (94)

GZF3 DAL80 + + Transcription, nitrogen utilization (5), nucleobase nucleoside nucleotide 
and nucleic acid metabolism (66)

KCC4 GIN4 + + Cell cycle(16), nucleobase nucleoside nucleotide and nucleic acid 
metabolism, intracellular transport (48)

MKK1 MKK2 + + Phosphate metabolism, protein modification (6), conjugation with cellular 
fusion, sensory perception, perception of abiotic stimulus (20), signal 
transduction (58), cytoplasm organization and biogenesis (94)

MYO3 MYO5 + + Polar budding, vesicle-mediated transport, response to osmotic stress (5), 
cytoplasm organization and biogenesis (10), nucleobase nucleoside 
nucleotide and nucleic acid metabolism (55)

NUP100 NUP116 + + Nuclear organization and biogenesis (22), nucleobase nucleoside 
nucleotide and nucleic acid transport, protein targeting, RNA 
localization(32), nucleobase nucleoside nucleotide and nucleic acid 
metabolism, intracellular transport (48)

PCL6 PCL7 + + Energy derivation by oxidation of organic compounds, polysaccharide 
metabolism, carbohydrate metabolism (5), transcription (17)

RAS2 RAS1 + + Intracellular signaling cascade(4), cell proliferation (20)

RFC3 RFC4 + + DNA repair, response to DNA damage stimulus, cell cycle(18), nucleobase 
nucleoside nucleotide and nucleic acid metabolism (23)

SEC4 YPT7 + + Vesicle-mediated transport, secretory pathway, intracellular transport (50)

SIZ1 NFI1 + + External encapsulating structure organization and biogenesis, cell 
proliferation, cellular morphogenesis (8), signal transduction (58), 
cytoplasm organization and biogenesis (94)

SSK22 SSK2 + + Phosphate metabolism, intracellular signaling cascade, protein modification 
(5), cell surface receptor linked signal transduction nucleobase nucleoside, 
nucleotide and nucleic acid metabolism (7)

SSO2 SSO1 + + Vesicle-mediated transport (14)

TIF4632 TIF4631 + + Protein biosynthesis (7), macromolecule biosynthesis (12), nucleobase 
nucleoside nucleotide and nucleic acid metabolism (55)

VPS64 YLR238W + + Response to pheromone during conjugation with cellular fusion, sensory 
perception, perception of abiotic stimulus (6), cell cycle, cytoplasm 
organization and biogenesis (16)

YIL105C YNL047C + + Unknown (4)

YPT31 YPT32 + + Vesicle-mediated transport, secretory pathway, intracellular transport (50)

YPT53 VPS21 + + Cytoplasm organization and biogenesis (6), vesicle-mediated transport, 
secretory pathway, intracellular transport (50)

ZDS2 ZDS1 + + Cell aging, response to DNA damage stimulus, chromatin silencing(5), 
intracellular signaling cascade (26), cytoplasm organization and biogenesis 
(94), signal transduction (58)

RPS26B RPS26A + + Nucleobase, nucleoside, nucleotide and nucleic acid metabolism (29)
Genome Biology 2004, 5:R76
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YCK1 YCK2 + + Transport (6), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism (202)

II BUB1 MAD3 - + Cell cycle, cell proliferation (40), nucleobase, nucleoside, nucleotide and 
nucleic acid metabolism (66)

TUB4 TUB1 - + Cell cycle, cytoplasm organization and biogenesis (16)

Cell cycle, cytoplasm organization and biogenesis (7)

ENT1 ENT2 - + Cytokinesis, vesicle-mediated transport, cytoplasm organization and 
biogenesis (4), cell proliferation (20)

Vesicle-mediated transport (14)

III YAP1802 YAP1801 - - Cell proliferation (20)

Vesicle-mediated transport (14)

YMR181C YPL229W - - Cell proliferation (20)

Transcription (8), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism (202)

NUP170 NUP157 - - Nuclear organization and biogenesis (22), nucleobase nucleoside 
nucleotide and nucleic acid transport, protein targeting, RNA localization 
(32), nucleobase nucleoside nucleotide and nucleic acid metabolism, 
intracellular transport (48)

Cell cycle, cytoplasm organization and biogenesis (7)

APP2 GYP5 - - Vesicle-mediated transport (18), transport (21), cytoplasm organization 
and biogenesis (94)

RNA metabolism (29), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism (202)

SIR2 HST1 - - Cell cycle, chromatin silencing(6), nucleobase, nucleoside, nucleotide and 
nucleic acid metabolism (14)

RNA metabolism (9), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism (202)

GSP1 GSP2 - - Nuclear organization and biogenesis (22), nucleobase, nucleoside, 
nucleotide and nucleic acid transport, protein targeting, RNA 
localization(32), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism, intracellular transport (48)

Cell cycle (4)

SWI5 ACE2 - - Transcription (6), macromolecule biosynthesis (11), nucleobase, 
nucleoside, nucleotide and nucleic acid metabolism (55)

Cell cycle (4)

LSB1 PIN3 - - Unknown (5), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism (23)

RNA metabolism (29), nucleobase, nucleoside, nucleotide and nucleic acid 
metabolism (202)

YBR270C BIT61 - - Unknown (4)

Transport (21), cytoplasm organization and biogenesis (94)

NC EBS1 EST1

MTH1 STD1

NMA2 NMA1

+ and - indicate the status of the duplicates in respect of their localization in the same PRODISTIN class and whether they have the same cellular 
functions. NC, not classified, indicating the pairs for which at least one of the genes does not belong to a PRODISTIN class. The last column 
shows the annotation of the PRODISTIN classes containing the duplicated genes and the number of class members (in parentheses). When the 2 
genes of the pair belong to different classes (behavior II and III), the first list of annotations corresponds to the class containing gene 1 and the 
second list to the one containing gene 2.

Table 1 (Continued)

Details of the behaviors of the 41 duplicated pairs present in the PRODISTIN classification tree
Genome Biology 2004, 5:R76
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Second, three other pairs of duplicates were recovered in dif-
ferent PRODISTIN classes, relatively far away when consid-
ering the tree topology (they therefore no longer share the
majority of their interactors), but interestingly, the classes
containing the duplicates were dedicated to the same biologi-
cal process. This is reminiscent of a previous observation we
made while studying in detail the rationale sustaining the
PRODISTIN clustering [11]: classes distant in the tree but
corresponding to the grouping of proteins involved in the
same biological process often correspond to different aspects
of the same biological process. This is the case for the pair
composed of Tub1 and Tub4 (Figure 2), which are classified in
different PRODISTIN classes both annotated 'cytoplasm
organization and biogenesis' and 'cell cycle' (PRODISTIN
classes may be annotated with several cellular functions [11]).
These two proteins are structural components of the cytoskel-
eton that are implicated in microtubule organization. But
strikingly, these two paralogous genes have different roles
relative to microtubules. Tub1 is an alpha-tubulin and thus a
component of the microtubule itself, whereas Tub4 is a
gamma-tubulin involved in the nucleation of the microtu-
bules on both the nuclear and the cytoplasmic sides of the
spindle-pole body [17]. Consequently, the class containing
Tub1 is more structural and mainly composed of proteins
implicated in microtubule formation, orientation and catabo-
lism (Kar9, Bim1, Pre4), whereas the class containing Tub4
includes actors of the nuclear processes in which the microtu-
bules are involved: chromosome segregation, spindle orienta-
tion and nuclear migration (Spc72, Spc97, Spc98, Spc110,
Mcm16, Yfr008w, Far3, Vps64, Ylr238w, Ynl127w). Thus, it
appears that the PRODISTIN classification of these two par-
alogous proteins reflects their functions in two different
aspects of the same biological process.

Finally, nine pairs of duplicated genes were found in different
classes devoted to different biological processes. This is
exemplified by the case of Ace2 and Swi5 (Figure 2), which
are two transcription factors regulating the expression of cell-
cycle-specific genes. Although they regulate a shared set of
genes in vivo, they display different specificities in some
cases. Swi5 specifically promotes transcription of the HO

gene whereas Ace2 localizes to daughter cell nuclei after cyto-
kinesis, regulates the expression of daughter-specific genes
and delays the G1 progression in daughters [18-20]. The
PRODISTIN classification was successful in pointing towards
these differences as Swi5 and Ace2 localize in different classes
annotated for 'transcription' and 'cell cycle', respectively.
Indeed, Swi5 is found with Pho2, a transcription factor acting
in a combinatorial manner, with which it interacts to regulate
HO transcription [21]. Other Pho2 partners populate the rest
of the class. On the other hand, Ace2 partitioned with Mob2
and Cbk1, which form a kinase complex regulating the locali-
zation of Ace2 in the daughter cell [20].

Overall, this analysis shows that the duplicated gene pairs
from the ancient duplication present in the tree display three
different behaviors in respect of the PRODISTIN classifica-
tion (Table 2). The three groups are populated differently:
63% of the protein pairs are located in the same class, and are
therefore involved in the same biological process (behavior I);
7.5% of the duplicated pairs are located in different classes
with the same function, therefore suggesting that they are
involved in different aspects of the same biological process
(behavior II); and, finally, the remaining 22% are implicated
in different cellular functions because they are located in dif-
ferent classes devoted to different biological processes
(behavior III).

We propose considering the three behaviors identified by the
PRODISTIN classification as a scale of functional divergence
for duplicated pairs. First, the duplicated pairs found in the
same class and which essentially have identical interactors
would compose the basic level of the scale. This level repre-
sents paralogous genes for which cellular function is identical
or highly conserved. Higher in the functional scale of diver-
gence are found the duplicates that have different interactors.
They are found either in different classes of the same cellular
function, thus defining the intermediate level of the func-
tional scale of divergence, or in different classes of different
function. This latter case populates the higher level of the
scale and represents paralogs for which the cellular function
has diverged.

Table 2

Summary of the behaviors of the 41 duplicated genes

Classification behaviors Number of duplicated pairs

I Same class, same biological process 26 (63%)

II Different classes, same biological process 3 (7.5%)

III Different classes, different biological process 9 (22%)

Not classified 3 (7.5%)

Total 41
Genome Biology 2004, 5:R76
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The relationship between the functional distance based 
on annotation and the classification behavior based on 
protein-protein interactions
As noted above, most of the 460 duplicated gene pairs from
the ancient duplication were not distinguishable when con-
sidering either the functional annotations for Molecular
Function or Biological Process as their functional distances
based on annotations were mainly equal or close to zero. We
have also shown (Figure 1b) that the subset of 41 paralogous
pairs characterized in the PRODISTIN analysis exhibits the
same distribution of distance values based on annotations as
the 460 pairs. Because the PRODISTIN method allowed us to
distinguish three categories of duplicated gene pairs with dif-
ferent types of functional similarities, we wondered if and
how the results of the annotation and interaction clustering
were correlated. To investigate this, we reported the PRODIS-
TIN behaviours of the paralogs on the distribution of their
functional distance based on the Biological Process annota-
tions (Figure 3). Among the duplicated pairs that are similarly
annotated, we were able not only to distinguish gene pairs
found in the same class, as expected for a correlation between
the results of the two approaches (behavior I, blue), but also
gene pairs involved in different aspects of the same biological
process (behavior II, pink) as well as gene pairs not impli-
cated in the same biological processes (behavior III, gray).
The last two cases reveal that whereas annotations do not
allow us to differentiate certain paralogs from each other
functionally, interactions do unveil subtle functional differ-
ences. Conversely, paralogous genes may be grouped in the
same PRODISTIN class even though their annotations are
not completely similar (up to an annotation-based functional
distance equal to 0.6). Interestingly, pairs of duplicated genes
partitioning into different classes with different functions are
encountered independently of the functional distance based
on annotation range. This again underlines the fact that the
classification based on interactions identifies functional
details that are not discernible at the level of annotation only.
Therefore, the protein-protein interactions processed by
PRODISTIN bring supplementary functional information
about the function of the duplicated genes.

Sequence evolution versus functional evolution of 
duplicated genes
The availability of 41 yeast paralog pairs for which a pairwise
functional comparison can be proposed, offers for the first
time the possibility of studying the relationship (if any)
between sequence conservation/divergence and evolution of
cellular function. Because we have proposed here a three-
level scale of possible functional divergence between paralog
pairs, what can be said about the sequence-identity patterns
shown by protein pairs within and between these three
groups? To answer this question, 41 binary sequence compar-
ison analyses were performed (one for each paralogue pair)
and the results are displayed according to the classification
behavior of the pair identified in the PRODISTIN analysis
(Figure 4). If paralogs displaying behaviors I, II and III are

compared, three observations can be made: first, all gene
pairs that show more than 55% sequence identity display
behavior I, with one noticeable exception. It is clear, however,
that despite the fact that all the protein pairs of this class have
been classified by the PRODISTIN analysis as essentially hav-
ing a conserved function, their degree of sequence identity
covers, in a nearly uniform manner, a wide range comprising
16 to 95% sequence identity. Second, and conversely, gene
pairs with between 15 and 55% sequence identity are found in
all three classes, clearly indicating that neither cellular func-
tional similarity nor divergence can confidently be deduced
for paralog pairs with sequence identity falling in this range.
Third and strikingly, no clear distinction can be made on the
basis of sequence identity between paralogs found in different
classes with (behavior II) or without (behavior III) identical
functions. In summary, as suggested by a preliminary study
[22], a simple relationship cannot be established between
sequence identity and the cellular functional similarity
revealed by the interaction-network analysis. So, as previ-
ously shown for the annotations, the functional classification
based on interactions is able to underline properties of the
duplicates that are not discernible when only sequences are
compared.

Discussion
Bioinformatic study of the interaction network as a 
tool to investigate the function of the duplicated genes
We have shown here that studying the cellular interactome
using bioinformatics methods leads to a proposal of a
functional scale of divergence for yeast duplicated genes. As
our work makes use of functional gene annotations and inter-
action lists, it is important to examine how the quality of these
two types of data could potentially affect the conclusions that
can be drawn from our studies.

Repartition of the 3 different PRODISTIN behaviors in respect to the distribution of the GO-based functional distances (ranging from 0 to 1) between the 41 duplicated pairsFigure 3
Repartition of the 3 different PRODISTIN behaviors in respect to the 
distribution of the GO-based functional distances (ranging from 0 to 1) 
between the 41 duplicated pairs. Behaviors are classified as: same class, 
same function (behavior I, blue); different classes, same function (behavior 
II, pink); different classes, different functions (behavior III, gray); not 
classified (green). Results are shown for the Biological Process annotations 
only.
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Gene annotations provided by the GO consortium [12] are the
result of collaborative work by experts, and all annotations
are supported by at least one type of experimental evidence.
This, together with the use of a controlled vocabulary consist-
ently applied for all annotations, is in principle a good guar-
antee of annotation quality. However, several potential
problems should be taken into account when using annota-
tions. First, all gene products are not annotated. This is the
case for 30% of the pairs of duplicated genes, for which at
least one gene is not annotated. Second, annotation errors
can propagate in the databases, due to the transfer of annota-
tions from gene to gene based only on sequence or structural
similarities. In GO, some functional annotations are "inferred
from sequence or structural similarity" (ISS), meaning that
the annotation assignment is not supported by experimental
evidence per se. It can then can be argued that paralog pairs
may be more prone to such annotation transfers than other
genes because of their sequence identity. In such a case, our
measure of functional distance according to annotations
would be largely meaningless. We thus estimated the amount
of genes for which GO annotations are solely 'inferred from
sequence or structural similarity'. Interestingly enough, they
account, at the level of the complete genome, for only 10.3%
and 4.95% of the Molecular Function and the Biological Proc-
ess annotations, respectively. Similar low values are encoun-
tered for the 460 pairs of paralogs (11.2% and 4.5%), allowing
us to neglect the weight of such inferred annotations in our
distance calculation.

As far as the quality of interactions is concerned, two main
problems result from erroneous (false-positive) interactions
and missing (false-negative) interactions. Taking into
account that the PRODISTIN method was largely statistically
assessed for robustness against the presence of false interac-
tions in our previous study [11], we can anticipate that the
classification behaviors found in the present analysis will be

confirmed, or only slightly modified, in the near future when
new interactions are discovered.

The ancestral yeast genome duplication as a case study 
for functional evolution of paralogs
In the present analysis, we worked solely on pairs of paralogs
that supposedly originated from the ancient WGD [6,7]. This
choice was made for several reasons. First, after the yeast
WGD hypothesis, we can consider that all genes, remnants
from this event, have duplicated simultaneously. This sets a
'time 0' for the duplication event and therefore enables us to
avoid the problem of determining the age of the duplication
events, a problem inherent in all genome-wide analyses of
paralogs. Second, after a WGD, polyploidization preserves
the necessary stoechiometric relationships between gene
products, while the duplication of a single gene does not:
duplicates are then out of balance with their interacting part-
ners. This is an important parameter to consider when one
wants to study the evolution of the duplicated genes through
the analysis of interactions, as we did in this work. Third,
studying the remnants of a WGD after more than 100 million
years [7,23] allows one to estimate how the sequence, func-
tion and interactors of the paralog gene products have
evolved since their origin, when their sequence, function(s)
and interactor(s) were identical.

An important issue for the interpretation of our results is the
validity of the hypothesis of the existence of a WGD in S. cer-
evisiae. Initially proposed by Wolfe and Shields [7], the WGD
model has been controversial and alternative models of local
duplications have been proposed [24-27]. Very recently, a
novel proof of WGD was provided [8]. Among the 460 paralog
pairs we studied, 362 were shown by this new analysis to arise
from the WGD. Revisiting our results to take into account the
new dataset of duplicated genes did not change them
drastically. The distribution of the duplicated pairs becomes
68, 4.5 and 18% for the three different categories of classifica-
tion behaviors (I, II, III), respectively, compared to 63, 7.5
and 22% for the dataset we used (Table 2).

The evolution of cellular function: from the scale of 
functional divergence to the evolutionary fates of the 
duplicated genes
Our study was driven by the idea that investigating the cellu-
lar rather than the molecular function of the duplicated genes
might provide new information about the extent of their
actual divergence and, consequently, might help us to envis-
age how their cellular function has evolved since the duplica-
tion event. Indeed, the first important outcome of our study,
based on the comparison of annotations for duplicated pairs,
is that although both the molecular and cellular functions of
the majority of protein pairs have been conserved since the
date of the WGD, cellular functions have evolved more rap-
idly than molecular functions. Although this finding could
seem rather intuitive, it is, to the best of our knowledge, the
first time that evidence has been proposed in its favor. Con-

Percent of sequence identity between the 41 duplicated protein pairsFigure 4
Percent of sequence identity between the 41 duplicated protein pairs. 
Proteins were classified as belonging to the same class (blue diamonds), 
different classes with the same function (pink diamonds), different classes 
with different functions (gray diamonds), or not classified (green triangles).
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servation of the same molecular function for two duplicated
proteins while allowing the diversification of their cellular
functions may represent a simple and economical way of
introducing functional diversity and complexity in a control-
led manner during evolution. This may be the result of a
change in interaction partners and/or subcellular
localization.

The second important result of our study is that since the date
of the ancient WGD, cellular functions have evolved at varia-
ble rates, since a scale of functional divergence can be
detected. In this respect, we propose to interpret this func-
tional scale of divergence in the light of different theoritical
evolutionary scenarios for cellular function.

First, the first level of the functional scale (behavior I) may
contain duplicates which have been conserved as such,
because keeping two copies may confer an evolutionary ben-
efit on the cell (for instance, Rps26A/Rps26B; Table 1).

Second, we propose that the majority of the paralog pairs
populating the two first levels of the functional scale of diver-
gence based on interactions (behaviors I and II) evolved func-
tionally according to the duplication-degeneration-
complementation (DDC) or subfunctionalization model pro-
posed by Force et al. [28]. This predicts that duplicated genes
are preserved by the partitioning of the function(s) of the
ancestral gene between the two duplicates. This may happen,
for instance, by the complementary loss of regulatory ele-
ments or the modification of the coding regions. Even though
our analysis does not pretend to reveal the molecular mecha-
nisms by which the subfunctionalization of the duplicated
pairs has occurred, several lines of evidence sustain our pro-
posal. First, the first level of the functional scale is populated
by paralog pairs, which have kept their interactors identical
or still share common interactors. This is in good agreement
with a situation in which duplicates have slightly diverged by
subfunctionalization to form two subunits of a same complex
(for example, Tif4631/Tif4632, Rfc3/Rfc4, Yck1/Yck2; Table
1) or to increase the complexity of a signaling pathway (for
instance, Mkk1/Mkk2; Table 1). Second, the intermediate
level of the functional scale of divergence (behavior II) con-
tains paralog pairs that do not have the same interactors but
have still conserved their cellular function(s) since the dupli-
cation event. They may represent paralog pairs involved in
different aspects of the same biological process (see Results
and [11]) and/or pairs for which the spatio-temporal regula-
tion has evolved by subfunctionalization, therefore implying
a new cast of interactors.

Finally, the third level of the functional scale (behavior III)
may correspond to duplicates that have evolved by neofunc-
tionalization, as not only their interactors are different but
they are also involved in different cellular processes (for
instance, Swi5/Ace2). These genes may illustrate Ohno's the-
ory [3] of the emergence of new functions from gene

duplication events. Even though we have shown here that
there is no simple relationship between sequence identity and
cellular function, it is interesting to note that data newly gen-
erated by Kellis et al. [8] strengthen our proposal. Indeed, the
frequency of pairs showing accelerated protein evolution is
almost twice as high among the paralog pairs displaying
behavior III (37.5% (3/8) of the pairs common to both stud-
ies) than among pairs with the same function (20% (5/25) of
the pairs common to both studies with behaviors I and II).
Overall, these results corroborated our proposal.

Conclusions
Most network analyses carried out up to now either empha-
sized the prediction of function for uncharacterized proteins
[29,30] or, in the frame of evolutionary studies, estimated the
rate of evolution of proteins according to their number of
interactors [31] and addressed the issue of the link between
protein dispensability and rate of protein evolution [32,33].
As far as we know, this work constitutes the first attempt to
address the functional evolutionary fate of duplicated genes
using a bioinformatic analysis of the protein-protein interac-
tion network in which the products of these genes are
involved, and to provide detailed protein function compari-
sons based on interaction data. Our approach might thus
provide a new way to analyze the evolution of the function of
duplicated genes in different organisms.

A limitation of this type of analysis is the present knowledge
of interaction networks. Even in a well-studied organism such
as Saccharomyces cerevisiae, less than 10% of the gene pairs,
remnants of the WGD, are amenable to such a detailed analy-
sis. As our knowledge on interaction networks is increasing
and as more interactions become available, we can expect to
improve both the coverage of duplicated pairs of interactors
and the relevance of the functional clusters found by the PRO-
DISTIN method.

Finally, it should be emphasized that the study of evolution-
ary processes greatly benefits by being approached using
different tools not only at the sequence level, as is usual, but
also directly at the functional level. In the case of the study of
the 41 paralog pairs reported here, functional conclusions
inferred from the sequence level would have been incomplete
and even erroneous in several instances.

Materials and methods
Functional distance based on GO annotations
GOproxy [13], a tool that calculates the Czekanowski-Dice
distance between gene annotations was used to compare the
GO annotations [12] of the duplicated gene products as well
as that of five datasets of 460 pairs of proteins randomly
selected from the yeast genome. The Molecular Function,
Biological Process and Cellular Component ontologies were
Genome Biology 2004, 5:R76
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processed separately. The Czekanowski-Dice distance for-
mula used in the algorithm is:

Dist(i,j) = number of (Terms(i) ∆Terms(j))/ [number of
(Terms(i) ∪ Terms(j)) + number of (Terms(i) ∩ Terms(j))],

in which, i and j denote two genes, Terms(i) and Terms(j) are
the lists of their GO terms and ∆ is the symmetrical difference
between the two sets. This distance formula increases the
weight of the shared GO terms by giving more weight to sim-
ilarities than to differences. The GOToolBox website can be
accessed at [13].

Protein-protein interaction dataset
The protein-protein interaction dataset we investigated con-
tains a total of 4,143 selected interactions involving 2,643
proteins. We updated our former dataset [11] with 1,244 new
interactions taken from the Munich Information Center for
Protein Sequences (MIPS) [34] and from the literature. As
previously, only direct binary interactions were selected
according to the method used for their identification (two-
hybrid experiments, in vitro binding, far western, gel retarda-
tion and biochemical experiments).

PRODISTIN analysis
PRODISTIN, a computational method we recently proposed
[11], was used to analyze the protein-protein interaction data-
set. Starting with a binary list of interactions, only proteins
involved in at least three binary interactions were selected for
further classification (because poorly connected proteins
have a higher chance of being involved in false-positive inter-
actions). A graph in which vertices are proteins and edges cor-
respond to the relation 'interact with and/or share at least one
common interactor' was computed and the Czekanowski-
Dice distance was calculated between all possible pairs of pro-
teins belonging to the connected component of this graph
(using the formula above and applying it to the list of protein
interactors instead of the list of GO terms). The distance
matrix was then clustered using BioNJ [35] and the tree was
visualized using TreeDyn [36]. PRODISTIN classes corre-
sponding to the largest possible subtree composed of at least
three proteins sharing the same functional annotation and
representing at least 50% of the individual class members for
which a functional annotation is available were detected in
the tree. GO annotations corresponding to the Biological
Process ontology were used for this purpose. Given that GO is
organized as a DAG, proteins may be annotated at different
levels of the ontology. Our goal was to analyze subtrees
regarding to the proteins commonly annotated as participat-
ing in them, so we considered annotations for all proteins at a
specific level of the ontology. We chose to work at level 4
because we estimated, on previous experience using the Yeast
Proteome Database [37] system of annotation, that this par-
ticular level provides a good representation of the complexity
of cellular functions. For this, we used GODiet, a tool enabling

us to restrict the list of GO terms to a given depth in the ontol-
ogy [13].

Sequence analysis
Pairwise sequence alignments were carried out on the set of
460 pairs of duplicated protein sequences using the Needle-
man-Wunsch (global alignment) algorithm. The program
used is available at [38]. The chosen alignment matrix was
BLOSUM50, and the gap-opening and gap-extension penal-
ties were set to 12 and 2, respectively. The resulting 460 align-
ments have been processed to calculate the percent identity
for each protein pair.

Additional data files
The following additional data are available with the online
version of this paper. Additional data file 1 contains the
expectation values for the distribution of functional distances
based on the GO annotations. Additional data file 2 contains
details of the 123 PRODISTIN classes contained in the classi-
fication tree.
Additional data file 1The expectation values for the distribution of functional distances based on the GO annotationsThe expectation values for the distribution of functional distances based on the GO annotationsClick here for additional data fileAdditional data file 2Details of the 123 PRODISTIN classes contained in the classifica-tion treeDetails of the 123 PRODISTIN classes contained in the classifica-tion treeClick here for additional data file

Acknowledgements
We thank Didier Casane for helpful discussions and David Martin for help
in processing GO annotations. This project is supported by an Action
Bioinformatique inter-EPST grant and an ACI IMPBio (EIDIPP project) to
B.J. A.B. and C.B. respectively thank the Ministère de la Recherche et de la
Technologie and the Fondation pour la Recherche Médicale for financial
support.

References
1. Rubin GM, Yandell MD, Wortman JR, Gabor Miklos GL, Nelson CR,

Hariharan IK, Fortini ME, Li PW, Apweiler R, Fleischmann W, et al.:
Comparative genomics of the eukaryotes. Science 2000,
287:2204-2215.

2. Li WH, Gu Z, Wang H, Nekrutenko A: Evolutionary analyses of
the human genome. Nature 2001, 409:847-849.

3. Ohno S: Evolution by Gene Duplication New York: Springer; 1970. 
4. Lynch M, Conery JS: The evolutionary fate and consequences of

duplicate genes. Science 2000, 290:1151-1155.
5. Wolfe KH, Li WH: Molecular evolution meets the genomics

revolution. Nat Genet 2003, 33(Suppl):255-265.
6. Seoighe C, Wolfe KH: Updated map of duplicated regions in

the yeast genome. Gene 1999, 238:253-261.
7. Wolfe KH, Shields DC: Molecular evidence for an ancient dupli-

cation of the entire yeast genome. Nature 1997, 387:708-713.
8. Kellis M, Birren BW, Lander ES: Proof and evolutionary analysis

of ancient genome duplication in the yeast Saccharomyces
cerevisiae. Nature 2004, 428:617-624.

9. Otto SP, Yong P: The evolution of gene duplicates. Adv Genet
2002, 46:451-483.

10. Jacq B: Protein function from the perspective of molecular
interactions and genetic networks. Brief Bioinform 2001, 2:38-50.

11. Brun C, Chevenet F, Martin D, Wojcik J, Guénoche A, Jacq B: Func-
tional classification of proteins for the prediction of cellular
function from a protein-protein interaction network. Genome
Biol 2003, 5:R6.

12. Ashburner M, Ball CA, Blake JA, Botstein D, Butler H, Cherry JM,
Davis AP, Dolinski K, Dwight SS, Eppig JT, et al.: Gene ontology:
tool for the unification of biology. The Gene Ontology
Consortium. Nat Genet 2000, 25:25-29.

13. GOToolBox  [http://gin.univ-mrs.fr/GOToolBox/]
14. Rost B: Twilight zone of protein sequence alignments. Protein

Eng 1999, 12:85-94.
15. Goyer C, Altmann M, Lee HS, Blanc A, Deshmukh M, Woolford JL Jr,
Genome Biology 2004, 5:R76

http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1126/science.287.5461.2204
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1126/science.287.5461.2204
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10731134
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/35057039
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/35057039
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11237007
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1126/science.290.5494.1151
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1126/science.290.5494.1151
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11073452
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/ng1088
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/ng1088
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12610535
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0378-1119(99)00319-4
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0378-1119(99)00319-4
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10571001
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/42711
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/42711
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=9192896
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nature02424
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=15004568
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0065-2660(02)46017-8
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11931235
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11465061
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11465061
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1186/gb-2003-5-1-r6
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1186/gb-2003-5-1-r6
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1186/gb-2003-5-1-r6
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=14709178
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/75556
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/75556
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/75556
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10802651
http://gin.univ-mrs.fr/GOToolBox/
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10195279
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1093/protein/12.2.85


http://genomebiology.com/2004/5/10/R76 Genome Biology 2004,     Volume 5, Issue 10, Article R76       Baudot et al. R76.13

co
m

m
ent

review
s

repo
rts

refereed research
depo

sited research
interactio

ns
info

rm
atio

n

Trachsel H, Sonenberg N: TIF4631 and TIF4632: two yeast genes
encoding the high-molecular-weight subunits of the cap-
binding protein complex (eukaryotic initiation factor 4F)
contain an RNA recognition motif-like sequence and carry
out an essential function. Mol Cell Biol 1993, 13:4860-4874.

16. Valentini SR, Casolari JM, Oliveira CC, Silver PA, McBride AE:
Genetic interactions of yeast eukaryotic translation initia-
tion factor 5A (eIF5A) reveal connections to poly(A)-binding
protein and protein kinase C signaling. Genetics 2002,
160:393-405.

17. Winsor B, Schiebel E: Review: an overview of the Saccharomyces
cerevisiae microtubule and microfilament cytoskeleton. Yeast
1997, 13:399-434.

18. Colman-Lerner A, Chin TE, Brent R: Yeast Cbk1 and Mob2 acti-
vate daughter-specific genetic programs to induce asym-
metric cell fates. Cell 2001, 107:739-750.

19. Laabs TL, Markwardt DD, Slattery MG, Newcomb LL, Stillman DJ,
Heideman W: ACE2 is required for daughter cell-specific G1
delay in Saccharomyces cerevisiae. Proc Natl Acad Sci USA 2003,
100:10275-10280.

20. Weiss EL, Kurischko C, Zhang C, Shokat K, Drubin DG, Luca FC:
The Saccharomyces cerevisiae Mob2p-Cbk1p kinase complex
promotes polarized growth and acts with the mitotic exit
network to facilitate daughter cell-specific localization of
Ace2p transcription factor. J Cell Biol 2002, 158:885-900.

21. Bhoite LT, Stillman DJ: Residues in the Swi5 zinc finger protein
that mediate cooperative DNA binding with the Pho2 home-
odomain protein. Mol Cell Biol 1998, 18:6436-6446.

22. Brun C, Guénoche A, Jacq B: Approach of the functional evolu-
tion of duplicated genes in Saccharomyces cerevisiae using a
new classification method based on protein-protein interac-
tion data. J Struct Funct Genomics 2003, 3:213-224.

23. Langkjaer RB, Cliften PF, Johnston M, Piskur J: Yeast genome dupli-
cation was followed by asynchronous differentiation of dupli-
cated genes. Nature 2003, 421:848-852.

24. Feldmann H: Genolevures - a novel approach to 'evolutionary
genomics'. FEBS Lett 2000, 487:1-2.

25. Llorente B, Durrens P, Malpertuy A, Aigle M, Artiguenave F, Blandin
G, Bolotin-Fukuhara M, Bon E, Brottier P, Casaregola S, et al.:
Genomic exploration of the hemiascomycetous yeasts: 20.
Evolution of gene redundancy compared to Saccharomyces
cerevisiae. FEBS Lett 2000, 487:122-133.

26. Llorente B, Malpertuy A, Neuveglise C, de Montigny J, Aigle M,
Artiguenave F, Blandin G, Bolotin-Fukuhara M, Bon E, Brottier P, et
al.: Genomic exploration of the hemiascomycetous yeasts:
18. Comparative analysis of chromosome maps and synteny
with Saccharomyces cerevisiae. FEBS Lett 2000, 487:101-112.

27. Souciet J, Aigle M, Artiguenave F, Blandin G, Bolotin-Fukuhara M, Bon
E, Brottier P, Casaregola S, de Montigny J, Dujon B, et al.: Genomic
exploration of the hemiascomycetous yeasts: 1. A set of
yeast species for molecular evolution studies. FEBS Lett 2000,
487:3-12.

28. Force A, Lynch M, Pickett FB, Amores A, Yan YL, Postlethwait J:
Preservation of duplicate genes by complementary, degen-
erative mutations. Genetics 1999, 151:1531-1545.

29. Vazquez A, Flammini A, Maritan A, Vespignani A: Global protein
function prediction from protein-protein interaction
networks. Nat Biotechnol 2003, 21:697-700.

30. Schwikowski B, Uetz P, Fields S: A network of protein-protein
interactions in yeast. Nat Biotechnol 2000, 18:1257-1261.

31. Fraser HB, Hirsh AE, Steinmetz LM, Scharfe C, Feldman MW: Evolu-
tionary rate in the protein interaction network. Science 2002,
296:750-752.

32. Hirsh AE, Fraser HB: Protein dispensability and rate of
evolution. Nature 2001, 411:1046-1049.

33. Pal C, Papp B, Hurst LD: Genomic function: rate of evolution
and gene dispensability. Nature 2003, 421:496-497.

34. Mewes HW, Frishman D, Guldener U, Mannhaupt G, Mayer K,
Mokrejs M, Morgenstern B, Munsterkotter M, Rudd S, Weil B: MIPS:
a database for genomes and protein sequences. Nucleic Acids
Res 2002, 30:31-34.

35. Gascuel O: BIONJ: an improved version of the NJ algorithm
based on a simple model of sequence data. Mol Biol Evol 1997,
14:685-695.

36. TreeDyn  [http://viradium.mpl.ird.fr/treedyn]
37. Costanzo MC, Crawford ME, Hirschman JE, Kranz JE, Olsen P, Rob-

ertson LS, Skrzypek MS, Braun BR, Hopkins KL, Kondu P, et al.: YPD,
PombePD and WormPD: model organism volumes of the

BioKnowledge library, an integrated resource for protein
information. Nucleic Acids Res 2001, 29:75-79.

38. Dr. Andrew C.R. Martin's bioinformatics site  [http://www.bio
inf.org.uk/software]
Genome Biology 2004, 5:R76

http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=360119
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=360119
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=360119
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=8336723
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11861547
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11861547
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11861547
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1002/(SICI)1097-0061(199704)13:5<399::AID-YEA126>3.3.CO;2-0
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=9153752
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0092-8674(01)00596-7
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0092-8674(01)00596-7
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0092-8674(01)00596-7
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11747810
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=193551
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12937340
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1073/pnas.1833999100
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1083/jcb.200203094
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1083/jcb.200203094
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1083/jcb.200203094
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12196508
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=109230
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=109230
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=109230
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=9774660
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1023/A:1022694824569
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1023/A:1022694824569
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1023/A:1022694824569
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12836700
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nature01419
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nature01419
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nature01419
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12594514
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02304-8
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02304-8
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11152875
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02291-2
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11152895
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02289-4
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11152893
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02272-9
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02272-9
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1016/S0014-5793(00)02272-9
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11152876
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10101175
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10101175
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10101175
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nbt825
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nbt825
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/nbt825
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12740586
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/82360
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/82360
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11101803
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1126/science.1068696
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1126/science.1068696
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11976460
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/35082561
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/35082561
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11429604
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/421496b
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1038/421496b
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=12556881
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=99165
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=99165
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11752246
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1093/nar/30.1.31
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=9254330
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=9254330
http://viradium.mpl.ird.fr/treedyn
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=29810
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=29810
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=29810
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=29810
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=11125054
http://www.ncbi.nlm.nih.gov/entrez/query.fcgi?cmd=Retrieve&db=PubMed&dopt=Abstract&list_uids=10.1093/nar/29.1.75
http://www.bioinf.org.uk/software
http://www.bioinf.org.uk/software

	Abstract
	Background
	Results
	Conclusions

	Background
	Results
	GO annotations do not functionally distinguish between duplicated pairs from the ancient genome duplication
	PRODISTIN interaction network analysis: three classification behaviors
	Table 1 
	Table 2 

	The relationship between the functional distance based on annotation and the classification behavior based on protein-protein interactions
	Sequence evolution versus functional evolution of duplicated genes

	Discussion
	Bioinformatic study of the interaction network as a tool to investigate the function of the duplicated genes
	The ancestral yeast genome duplication as a case study for functional evolution of paralogs
	The evolution of cellular function: from the scale of functional divergence to the evolutionary fates of the duplicated genes

	Conclusions
	Materials and methods
	Functional distance based on GO annotations
	Protein-protein interaction dataset
	PRODISTIN analysis
	Sequence analysis

	Additional data files
	Acknowledgements
	References

